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ABSTRACT: In this paper, we develop an advanced computational framework for the topology optimization of
orthotropic materials using meshless methods. The approximation function is established based on the improved
moving least squares (IMLS) method, which enhances the efficiency and stability of the numerical solution. The
numerical solution formulas are derived using the improved element-free Galerkin (IEFG) method. We introduce the
solid isotropic microstructures with penalization (SIMP) model to formulate a mathematical model for topology opti-
mization, which effectively penalizes intermediate densities. The optimization problem is defined with the numerical
solution formula and volume fraction as constraints. The objective function, which is the minimum value of flexibility,
is optimized iteratively using the optimization criterion method to update the design variables efficiently and converge
to an optimal solution. Sensitivity analysis is performed using the adjoint method, which provides accurate and efficient
gradient information for the optimization algorithm. We validate the proposed framework through a series of numerical
examples, including clamped beam, cantilever beam, and simply supported beam made of orthotropic materials.
The convergence of the objective function is demonstrated by increasing the number of iterations. Additionally, the
stability of the iterative process is analyzed by examining the fluctuation law of the volume fraction. By adjusting
the parameters to an appropriate range, we achieve the final optimization results of the IEFG method without the
checkerboard phenomenon. Comparative studies between the Element-Free Galerkin (EFG) and IEFG methods reveal
that both methods yield consistent optimization results under identical parameter settings. However, the IEFG method
significantly reduces computational time, highlighting its efficiency and suitability for orthotropic materials.

KEYWORDS: Solid isotropic microstructures with penalization method; variable density method; sensitivity analysis;
improved element-free Galerkin method; meshless method

1 Introduction

The topology optimization method, which seeks the optimal arrangement of materials structure while
satisfying specific properties, is widely used in engineering design. Compared to other structural design
methods, such as size optimization and shape optimization, the topology optimization method offers
greater design freedom, providing remarkable advantages in applications such as civil engineering [1],
aeronautical structures [2], and fiber-reinforced composites [3]. In some extreme environments, anisotropic
materials have been developed because isotropic materials cannot fully meet lightweight and high-strength
requirements. Anisotropic materials include orthotropic and non-orthotropic materials. Orthotropic mate-
rials exhibit differential physical properties in three main directions. They are designed according to
actual requirements for strength or stiffness design, giving them high engineering application value in
aerospace [4], automobile structures [5], geotechnical [6], and other fields. Compared with non-orthotropic
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materials, orthotropic materials have simpler constitutive equations, making them easier to study and more
convenient for application due to their more mature preparation technology.

Currently, many scholars employ the topology optimization method to study orthotropic materials.
Guo et al. [3] proposed a topology optimization framework for stiffness design, addressing the non-smooth
characteristics of fiber-reinforced composites using the material substitution method. Montemurro et al. [7]
developed a new methodology, drawing on non-uniform rational basis spline entities, the density-based
topology optimization method, and the polar formalism for depicting the anisotropy of the continuum.
This methodology aims to maximize structural stiffness [8,9]. Based on the complex variable element-free
Galerkin (EFG) method, Yang et al. [10] studied the topology optimization of the elasticity problem for both
isotropic and orthotropic materials. Moter et al. [11] introduced an innovative technology for orthotropic
materials, optimizing material properties in different directions and verifying structural efficiency through
experiments. Ye et al. [12] studied the buckling problem of orthotropic plate and shell structures using
topological optimization, establishing a model with the objective function of minimizing structural mass
subject to buckling critical load constraints. Ichihara et al. [13] employed a parallel optimization method to
control the growth of anisotropy in orthotropic composites, achieving better structural design. Therefore,
studying orthotropic materials using topological optimization methods holds significant research value, as
it can entirely reduce material waste and maximize mechanical properties.

The finite element method (FEM) is a well-established and well-mature numerical method. van Bergen
et al. [14] employed the generalized finite element method to analyze two-dimensional electromagnetic
problems. Su et al. [15] utilized adaptive scaled boundary FEM to address structural topology optimization
based on dynamic response. By combining the generalized FEM with the stable FEM, de Arruda et al. [16]
proposed an innovative approach that effectively mitigates most checkerboard issues. FEM has significantly
contributed to the field of topology optimization due to its systematic theoretical foundation and a broad
range of applications. However, it can lead to grid distortion when addressing complex problems, such as
large deformations and crack propagation. Additionally, the checkerboard phenomenon may occur when
analyzing topology optimization problems [17]. Based on node approximation, meshless methods [18] do
not require mesh subdivision. Consequently, mesh distortion and the checkerboard phenomenon can be
avoided. In addition, nodes can be added or removed for a given domain, allowing adaptive computation
during the meshless computational process. Currently, the meshless method has achieved better results in
solving topology optimization problems for simple structures such as simply supported beams, cantilever
beams, L-beams, and plates [19-21].

The EFG [22] method is one of the most widely used approaches to study meshless methods. Zhang
et al. combined the EFG method with the topological optimization method to study the anisotropic material
properties of thermal structures [23], validating their studies by comparing them with finite element
benchmarks. They further explored thermomechanical coupling [24], demonstrating the reliability of the
EFG method in these applications. Moreover, orthotropic materials possess optimal periodic structures
among anisotropic materials, as revealed by the analysis of material periodic structures [25]. Zhang et al.
established a more complex topology optimization algorithm for orthotropic multi-material mechanical
structures [26] and multi-material periodic heat transfer structures [27]. Their work demonstrated that
orthorhombic heterogeneous multi-materials can achieve more diverse topological configurations and
exhibit wider negative Poisson’s ratios than single materials [28]. When addressing complex design spaces,
such as composite materials and multi-physical field coupling problems, the demand for computational
resources is significant, and computational accuracy will be compromised. Therefore, searching for more
efficient optimization algorithms to enhance the efficiency of topology optimization design is essential for
engineering applications.
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In the study of the EFG method by Zhang et al. [26-28], the shape function is obtained using the moving
least square (MLS) method [29]. However, the computational efficiency of the EFG method is not high. In
order to address this issue, the improved moving least squares (IMLS) method [30] was proposed, which
introduces an orthogonal basis function into the shape function. This modification avoids the occurrence of
the singular matrices and improves the computational efficiency. In 2008, the IEFG method was proposed by
Zhang et al. [31] based on the IMLS method. Subsequently, the IEFG method has been demonstrated to be
effective in various applications, including two-dimensional elasticity problems [31], anisotropic steady-state
heat conduction [32], three-dimensional steady convection-diffusion problem [33], the three-dimensional
Helmbholtz equation [34] and the transient heat conduction problems [35]. Up to now, Wu et al. [36] have been
a minority of researchers applying the IEFG method to studying elastic problems in topological optimization.
Compared with the EFG method, the IEFG method overcomes the shortcomings of the singular matrix and
reduces central processing unit (CPU) calculation time. Given that the mechanical properties of orthotropic
materials are superior to those of isotropic materials, studying the topology optimization of orthotropic
materials is of significant value. Building on Wu et al’ s [36] research on isotropic materials, this paper extends
the application of the IEFG method to orthotropic materials.

The outstanding contributions of this paper are that it can effectively improve the calculation speed
compared with the EFG method in the topological optimization of orthotropic materials and provide an
effective meshless method for solving topology optimization problems in engineering.

The research framework is organized as follows. The first section provides an introduction to the study.
In the second section, we present the calculation formulas for the numerical solution using the IEFG method.
Additionally, the formulas for the solid isotropic microstructures with penalization (SIMP) model used in
topology optimization are also given. Moreover, we derive the equations for sensitivity analysis calculations.
In the third section, four examples of anisotropic beams are presented to demonstrate the feasibility and
efficiency of the IEFG method in solving topology optimization problems. The variation trends of the
objective function and volume fraction with increasing iterations are also analyzed. The fourth section
draws conclusions regarding the application of the IEFG method to topology optimization problems of
orthotropic materials.

2 Topological Optimization Formulas of Orthotropic Materials via the IEFG Method

This section uses the IMLS method to derive the basis function form. Subsequently, the IEFG method
is utilized to obtain the solution equation for the elastic mechanics problem of orthotropic materials. Finally,
the SIMP model is applied to formulate the topological optimization model for the problem.

2.1 The IMLS Approximation
In the MLS method [29], the approximate function is defined as

u” (%) =@ (x)u=) Ou,xcQ, (1)
=1

where

uT=(u1:u2)"')un)- (2)

n is the number of nodes in the compact support domain of x, and

D (x) = (O, D, -+, @y) =g (x) A7 (x) B (x). (3)
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q (x) is a vector of the basis function, and the matrix form of the shape function @ is obtained by taking
the extreme value of the functional, which has been explained in detail in Reference [36]. The concrete forms
are as follows:

A(x)=P"W(x)P, (4)
B(x)=P'W(x). (5)
where
@i (x1) q(x1) - qm(x)
p_| @ (:xz) 9@ (:xz) e (:xz) ' ©)
g1 (xn) @2(x) -+ qm(xn)

m is the number of basis function. The matrix form of weighting function W (x) is given by

w(x —x1) 0 e 0
we-| O wlEm) 0 %
0 0 o w(x—xy,)
We employ the Gram-Schmidt orthogonalization method to address the basis function q (x)
1 (g,
%:Pk) .
pi:%'_ —pk)(l:]-)zys)”’)) (8)
=1 (Pro Pi)
where
q=(q:) = (Lxy, x2, 7, %3, x12, -+ ). 9)
(pispi) =0,(i % j). (10)
Y w(x—xp)xy
par=x1- Izln . (11)
Y w(x—xg)
I=1
Yw(x—x1)xy Y w(x—x1)x(x11—c1)
P3 =% - I_ln - I_ln o (x1—¢c1). (12)
> w(x—xy) >w(x—x1)(xir—¢a)
I=1 I=1
where
Y w(x—xp)xy
== (13)

iw(x—x;) '
=1
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Thus, the matrix A can be simplified to the following new form:

(pp1) 0 0
0 0 (Pm’PM)

The orthogonalization method of the basis function of the MLS method is referred to as the IMLS
method [31]. The new form of the shape function can be presented as follows:

O (x) = (0,03, -, ) =p(x)A (x)B(x), (15)
where

p(x)=(,p2p3) (16)
B(x)=P W(x), (17)

pr(x)  p2(x)  ps(x)

p_| (.xz) P2 (:xz) ps (:x2) (18)

pr(x) pr(xa) P ()

Orthogonalization of the basis function significantly enhances the computational efficiency of the
MLS approximation.

2.2 The IEFG Method for Orthotropic Elastostatics Problems

The elastostatics model for two-dimensional orthotropic materials is governed by the following elastic
equilibrium equations:

oy (%) + 022 (%) + fi(x) =0, (19)

021,1 (x) + 0222 (.X') + fz (X) = O, (20)

where o denotes the stress and f represents the body force, Q) is the two-dimensional problem domain. The
boundary conditions are

U; =Ui,xefu, (21)
(f,-jnj:f,-,xel"t. (22)

u; (i=1,2) is the displacement, u; denotes the given displacement in T; T, is the displacement
boundary, n; (j = 1,2) is the normal vector outside the unit to the boundary I';, ¢; (i = 1,2) is the given force
in I'y, and I} is the force boundary.
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The IEFG method is selected to discrete the equilibrium equation for two-dimensional orthotropic
elasticity problems. We can obtain the displacement approximate function

. 5 0% (x) w (x1)
u (%) :[ u;((’;)) ]: =1 =@ (x)-U, (23)

é % (x) us (x1)

where @ is the shape function of the IMLS method in Eq. (14). U is the corresponding coefficient matrix,

@) 0 ®ix) 0 - ®i(x) 0
o[ 7 ol 0 o T T wito | ey
U= (un (%), 12 (31), 11 (%2), w2 (%2), -t (%), 12 (%)) (25)
The matrix expressions of stress ¢ and strain & of a point x in the problem domain Q) are
on (x)
o(x)=| on(x) [=DB(x)T, (26)
o2 (x)
and
&1l (x)
e(x)=| en(x) |=B(x)U, (27)
&2 (x)
respectively. The matrix expression is
B(x)=(B;(x),B;(x), --,B,(x)), (28)
CDI,I (x) 0
BI (x) = 0 CDI,Z (x) s (29)
(DI,Z (x) (DI’l (x)
-1 Vi -1
S S12 0 Ell _E_z 0
D= S21 S22 0 = _VE_2]1 ELZ 0 (30)
0 0 s66 0 0 =

In matrix D, s;; (i, j = 1, 2) represents the elastic flexibility constant, and s;; = s;;. Additionally, E; denotes
the elastic modulus in the x; direction, G;, denotes the shear modulus, v;, indicates the Poisson’s ratio in the
x; direction, vy is the Poisson’s ratio in the x, direction. The IEFG method does not directly accommodate
essential boundary conditions. To address this limitation, we introduce the penalty method in conjunction
with the energy theorem to construct the following functional:

fasT-adQ—fauT-fdQ— 5uT-idr+af Su'-S- (u—w)drI =0. (31)
Q Q Iy L,

where

f=0h)", (32)
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= (i,h) (33)

u= (1), (34)
_| 0

s_[ 0 5 ] (35)

if there is a displacement constraint in the x; (i =1,2) direction, the parameter s; (i =1,2) is set to 1,
otherwise’s; is set to 0.

By substituting Eqs. (22), (25) and (26) into (30), we can derive the following form:

[Q(S[BU]T-[DBU]dQ—fQMq)U]T-bdQ— 5[<1>U]T-2dr+af s[oU]"-S-[@U]dr

I; Iy
—ocfr S[@U]"-S-udr =o. (36)
Let
K = fQ B'DBdQ, (37)
Ke=a | @'Sadr, (38)
R-K+K,, (39)
Fi= ) @'bdQ, (40)
F= | &'1dr, (41)
Fo-a | @' Sudr, (42)
FoF +F+F.. (43)

From Eqs. (35)-(42), we derive the final solved equation as follows:

KU=F. (44)

It is important to note that the formulas derived in this paper specifically apply to simple anisotropic
single-layer plates.

2.3 The SIMP for Topology of Orthotropic Materials

To achieve optimal results subject to the displacement constraints in topology optimization, we mini-
mize the elastic strain energy derived from the numerical solutions of the solved equations. The optimization
model is formulated as follows:

~T~—~

min.c=F U
s.t. /Kﬁz/F\
np
V= fQPng :[Q Z:I(Dipidﬂ =fVo
0 < pmin <pi <1

(45)
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where the initial values K and U are the same as K and U in Eq. (43), respectively; however, the matrix K
is updated iteratively throughout the optimization process.Vy and V represent the volumes of the problem
domain before and after optimization, respectively; The relative density of any point in the design domain is
represented by pg, while p; is the relative density of node i, which serves as the design variable in this study.
We set the lower bound of ppi, to 0.001 to avoid singularity in the calculation. Suppose Dy and D are the
material’s original and optimized elasticity moduli, respectively, and p is the material interpolation penalty
factor (p > 1). From the SIMP model, we can derive the relationship between design variable p; and elasticity
modulus E:

E (x) = pi? (x) Dy. (46)

The sensitivity of the objective function is analytical using the adjoint analysis method [31] with relevant
formulas provided in the Appendix A. The Lagrange function corresponding to the topology optimization
model is given by

L=C+/11(V—fV)+)t2(Kﬁ—/F)+A3 (pmin—p)+/\4(p—1). (47)

where A4, A5, A5 and A4 are Lagrange multipliers, p is the design variable column vector. The Kuhn-Tucker
conditions are employed to formulate the steady-state condition for design variables. When p; takes the
extreme value, the topology optimization model satisfies the following conditions:

A0

Ay >0

A3 (Pmin—p) =0 . (48)
Ai(p-1)=0

Pmingpigl

By substituting Eqs. (46) into (45), the iterative format for design variables is established as follows:

max (Pmin, pi — m) if pi®? < max (Pmin, pi — M)

pi = p,»@? if max (pmin,pi —m) < p,»@? <min (L p; + m) . (49)
min (1, p; + m) if min(1,p; + m) < p;®7
where
ac
__ %
® - _A’T_V’ (50)
api

m is the moving limit constant, and # is the damping factor. In Eq. (48), A can be obtained using the
following formula:

V= VE = S (o= pt) + v (o 1)+ X (pF - 01pl). &
£ v ¢

where & = (G)f«‘)qpﬁC < Pmins ¥ = (@f)"pff > 1 (= pmin < (G)f«‘)”pﬁC <l
Bring Eqs. (49) into (50), we can get the value of Lagrange multiplier

¢

i_AVi
V=S () - S (pf—1)=2pf(a’*T). )
& v
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3 Numerical Examples

In order to demonstrate the advantages of the IEFG method, this section presents four different types
of orthotropic material beams. The corresponding program is designed using MATLAB software to verify
the feasibility and efficiency. The flowchart of the benchmark example programming is shown in Fig. 1. The
single-layer plates considered in this section are made of isotropic materials whose elastic properties and
their elastic properties are provided in Table 1.

Define the solution domain and boundary conditions
| Initialising design variables

{

IEFG analysis

J

Calculate the objective function and sensitivity

Updating design variables using the
optimisation criterion method

J

No
—_— convergent or not

ﬂ Yes

Output results

'lcz

ending

Figure 1: Flow chart of algorithm implementation

Table 1: Material properties

Section E,/GPa E,/GPa Gy,/GPa Via
3.1 1/78 1/233 1/80 38/233
3.2 1/78 1/233 1/80 38/233
3.3 113 52.7 28.5 0.45
3.4 113 52.7 28.5 0.45

3.1 The Orthotropic Clamped Beam Subjected to Uniform Load

Fig. 2 illustrates an orthotropic clamped beam subjected to uniformly distributed loads g = 600 N/m
applied at the top. The beam has a height = 1.0 m and a length [ = 10.0 m. The analytical solutions [37] for
the displacement of the clamped beam are provided

u=(1-2x)(s12 + Se6) qy3/h3 +(2x-1)(x- l)suqu/h3, (53)



1426 Comput Mater Contin. 2025;83(1)

v=- (25122 —S11822 + 512566) qy4/(2311h3) + [2511312 (6x2 -6lx + 12) - 3511512h2 + 35122h2]
qy4/(4511h3) — (511512 - 5122) qy](2sy) +x (x=1) (—2511x2 +2splx + 3566h2) q/(4h3) , (54)

where s;; = 7.8 x 1078 m?/N, 51, = —3.8 x 107 m?/N, 55, = 8.0 x 1078 m?/N, s¢6 = 23.3 x 107® m?/N.

X2

llllllqllllllll

r 3

NN NN A

Xy

1.0m

L~
L~
L~
L~
rd
L~

10.0 m

Figure 2: Clamped beam subjected to uniform load

The MATLAB software was employed to design programs. The hardware configuration includes a 12th
Gen Intel (R) Core (TM) i7-12700h2.30 ghz, and the software platform used is MATLAB R2023a). The
problem domain is discretized into 33 x 13 nodes and 8 x 4 integration units. The scaling parameter of the
node in the influence domain di,y is 2.55. The penalty factor « is 1 x 10%, the material interpolation penalty
factor p is 2.5, and the volume fraction f was specified as 60%. Adopting the EFG method can achieve the
resultin Fig. 3 for an orthotropic clamped beam subjected to uniform load. The IEFG method yields identical
optimization results, thereby validating the accuracy of both approaches. However, the IEFG method offers
significant advantages in reducing computational time and enhanced iterative speed. In the subsequent
analysis, we focus on the convergence, specific iteration processes, and the computational efficiency of the
IEFG method.

......................
......................
...................

Figure 3: Topology optimization result of the EFG method when f = 60%

The convergence of the IEFG method can be assessed by examining the variation of the minimum
flexibility value with the number of iterations. In Fig. 4, the minimum flexibility value decreases rapidly from
195.54 at the first iteration to 93.29 by the 15th iteration. Subsequently, the objective function value decreases
gradually with increasing iteration count. After 89 iterations, the final objective function value stabilizes at
91.16. This trend demonstrates the efficient convergence of the IEFG method, highlighting its capability to
approach the optimal solution rapidly.

The specific iterative process is shown in Fig. 5. In the first iteration, the beam’s cross-section consists
of four discontinuous parts. By the 15th iteration, discontinuous points appear in the beam’s 1/4 and 3/4
sections from left to right. The point in the upper part of the beam section starts to form a more continuous
distribution at 30 iterations. Between iterations 45 and 60, the change in the cross-section slows down, with
some uneven points still present in the lower half of the 1/4 and 3/4 sections from left to right. By the final
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iteration, all discontinuous points disappear entirely. The final optimization results are consistent with the
mechanical analysis results, demonstrating a symmetrical cross-section with a uniform distribution and a
clear structural layout. This trend highlights the effectiveness of the iterative process in achieving a stable
and optimized design.

200 1

180 B

160 | .

140 } 1

Minimum flexibility

120 | e

100 | o

Bo 1 L 1 L 1
0 20 40 60 80 100

Number of iterations

Figure 4: Change of minimum flexibility value for the IEFG method when f = 60%
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(60th) (89th)

Figure 5: Topology optimization results for the IEFG method when f = 60%

The final optimization result obtained using the IEFG method is consistent with that of the EFG method,
as shown in Fig. 3. However, when comparing the CPU computation time of two methods under identical
parameter settings (See Table 2), it is evident that the IEFG method significantly reduces computational time.
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In addition, we will analyze and present the selection of the parameters. The volume fraction is
prescribed, with 50% being the preferred initial value to observe the iterative results. If discontinuous points
appear in the final optimization result, we can increase the volume fraction accordingly and re-optimize
until a continuous node distribution is consistent with mechanical analysis. The change in volume fraction
during the iterative process can be observed, and it should remain unchanged or vary only slightly, providing
that other parameters are reasonable. For instance, when the volume fraction f = 50%, the final optimization
result (shown in Fig. 6) is not feasible due to discontinuous points in the middle of the optimization result.
Discontinuous nodes may imply that the corresponding results are impossible in engineering practice. When
the volume fraction is adjusted to 60%, a clear and stable optimization result is obtained in Fig. 5. As the

number of iterations increases, the volume fraction remains constant in Fig. 7, indicating that the volume
fraction is consistently satisfied as a constraint and is minimally affected by algorithm iteration.

Table 2: Comparison CPU time of IEFG method and EFG method

Method dinax a P f Time
EFG 2.55 1x108 2.5 60% 1962.82 s
IEFG 2.55 1x108 2.5 60% 1448.32 s
EFG 2.55 1x108 2.5 50% 1801.17 s
IEFG 2.55 1x108 2.5 50% 1313.23 s

....................
.........

Figure 6: Topology optimization result for the IEFG method when f = 50%

0.610 T T T d T T T T T

0.605 | e

0.600 | B
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0.595 | -

0.590 I i I i I i L i ! i
0 20 40 60 80 100

Number of iterations

Figure 7: Historical volume fraction for the IEFG method when f = 60%
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Furthermore, the scaling parameters of the nodes in the influence domain dj,,y, the material interpola-
tion penalty factor p, and the penalty factor a will be introduced. Generally, parameter values are initialized
at smaller magnitudes and then gradually increased, as larger values tend to extend the corresponding
computation time. Specifically, d,y is typically initialized at 1.0 and incrementally increased by 0.1 until a
suitable optimization result is achieved. Similarly, the penalty factor « is usually initialized at 1 x 10° and then
increased by 10 iteratively. The material interpolation penalty factor p is generally chosen within the range of
2.5 t0 4.0. A smaller value of p may lead to many intermediate-density materials in the optimization results.
In contrast, a significant value can increase the number of iterations and prolong the optimization time.

It is important to note that the node distribution is optimized starting from an initial configuration of
30 x 10. The integral unit gradually increases from small to large values until a reasonable optimized result is
achieved. However, the selection of nodes and units is constrained by the capabilities of actual software and
the proportionality of CPU resources. When we attempt to refine the scheme by increasing the number of
nodes to 40 x 20, it results in software failure, with an error message indicating that the desired optimization
result cannot be achieved.

3.2 The Orthotropic Lamped Beam Subjected to Concentrated Load

The clamped beam, made of orthotropic materials, has a height # = 1.4 m and a length [ = 3.0 m. As
shown in Fig. 8, it is subjected to a concentrated load F = 1000 N at its midpoint. The flexibility coefficients
are s;; = 7.8 x 1078 m?/N, 51, = —3.8 x 1078 m?/N, 5, = 8.0 x 1078 m?/N and s46 = 23.3 x 1078 m?/N.

b :

3.0m

1.4m

Nod N N NN

Figure 8: Clamped beam subjected to a concentrated load

We design the computational programs using MATLAB software. The problem domain is discretized
into 31 x 15 nodes and 15 x 4 integration units. The remaining parameters are detailed in Table 3. Using
the EFG method, we can achieve the result in Fig. 9 for an orthotropic clamped beam subjected to a
concentrated load.

Table 3: Comparison CPU time of IEFG method and EFG method

Method drax o P f Time
EFG 3.0 30 x 10'° 3.0 50% 1680.02 s
IEFG 3.0 30 x 10'° 3.0 50% 1204.10 s

The iteration process using the IEFG method is illustrated in Fig. 10. The minimum flexibility value
decreases rapidly at the beginning of iteration and then gradually slows down. The iteration concludes after 27
iterations, at which point the final minimum flexibility value is obtained. Fig. 11 presents partial optimization
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results during the iterative process. In the first iteration, the cross-section of the beam section consists of
three discontinuous parts. The irregular part disappears after the fifth iteration. There are a few changes in the
number of optimized nodes at the bottom after the 15th iteration. The final optimization result is achieved in
27 iterations, with a clear structure and uniform distribution, consistent with the EFG result shown in Fig. 9.

Minimum flexibility

1 L 1 L 1 L 1
0 5 10 15 20 25 30
Number of iterations

Figure 10: Change of minimum flexibility value for the IEFG method when f = 50%

However, when comparing the CPU computation time of the two methods under identical parameter
settings (See Table 3), the CPU running time of the EFG method is 1680.02 s. In contrast, the CPU running
time of the IEFG method is 1204.10 s. It is shown that the IEFG method reduces the running time by 28.32%.

As illustrated in Fig. 12, the volume fraction remains relatively stable with increasing iteration times.
This stability demonstrates that the IEFG method is stable and reliable throughout the iterative process.

3.3 The Orthotropic Cantilever Beam Subjected to Concentrated Load

Fig. 13 illustrates an orthotropic cantilever beam subjected to a concentrated load F = 2 x 10° N applied
at its left midpoint. The beam has a height & = 1.2 m and a length [ = 4.0 m. The analytical solutions for the
displacement of the clamped beam, as derived in Reference [38], are given by

u = —6Fsyx*y/h® + 6Fsy1>y/h’ — 3Fs33y/(2h) + 2F (515 + s33) y° [ W, (55)
v =4Fsy I’ /W’ + 2F (sux2 —3s1% - 3512)/2) x/h, (56)

where s;7; = 8.85 x 1072 m?/N, 51, = —=3.98 x 10712 m?/N, s, = 18.98 x 107! m?/N, s35 = 35.08 x 107'2 m?/N.
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Figure 11: Topology optimization results for the IEFG method when f = 50%
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Figure 13: Cantilever beam subjected to a concentrated load

The problem domain is discretized into 42 x 14 nodes and 16 x 5 integration units. The scaling parameter
for the nodes in the influence domain dp,x is set to 2.5. The penalty factor « is 1 x 10'%, the material
interpolation penalty factor p is 3.0, and the volume fraction f is 50%.
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Using the EFG method, we can obtain the results in Fig. 14 for an orthotropic cantilever beam subjected
to a concentrated load.

Figure 14: Topology optimization result of the EFG method when f = 50%

The variation of the minimum flexibility values with the number of iterations using the IEFG method
is illustrated in Fig. 15. The changing trend of the objective function is similar to that observed in the first
and second examples. Fig. 16 presents the optimization results during the iteration process using the IEFG
method. At the beginning of the iteration, the distribution of points in the optimization results is scattered.
As the iteration progresses, the distribution of points begins to concentrate towards the exterior, forming a
general shape. Subsequently, internal points gradually emerge, leading to more apparent optimization results.
Continuous and precise optimization results are obtained by the end of the iteration.

251 =

Minimum flexibility

5 1 1 1 1 1 1 1 1
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Number of iterations

Figure 15: Change of minimum flexibility value for the IEFG method when f = 50%

The IEFG method achieves the same optimization results as the EFG method. When comparing the
computational efficiency of the IEFG method and the EFG method topology optimization results under
identical parameter settings and optimization results, the CPU running time for the EFG method is 2098.97 s,
while the CPU running time for the IEFG method is 2024.15 s. Consequently, the IEFG method reduces
computational time, thereby enhancing the efficiency of the topology optimization process.

Fig. 17 illustrates the fluctuation of volume fraction during the iteration process. Similar to the obser-
vations of the previous examples, the volume fraction’s fluctuation remains stable when employing the IEFG
method. This stability highlights the robustness and reliability of the IEFG method in maintaining consistent
optimization performance throughout the iterative process.
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Figure 16: Topology optimization results for the IEFG method when f = 50%
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Figure 17: Historical volume fraction for the IEFG method when f = 50%

3.4 The Orthotropic Simply Supported Beam Subjected to Concentrated Load

Fig. 18 illustrates a simply supported beam with a length of 3.0 m and a height of 1.0 m. The midpoint of
the lower boundary is subjected to a concentrated force F =1 x 10'° N. The flexibility coefficients are given
as 511 = 8.85 x 1072 m’/N, 515 = =3.98 x 107"* m*/N, 55, = 18.98 x 10~"* m*/N and s6 = 35.08 x 10> m*/N.

The problem domain is discretized into 31 x 11 nodes and 15 x 5 integration units. The scaling parameter
for the nodes in the influence domain dp,,y is set to 1.1, the penalty factor a is 30 x 10'°, the material
interpolation penalty factor p is 3.0, and the volume fraction f is 50%.

Using the EFG method, we obtain the results shown in Fig. 19 for an orthotropic simply supported beam
subjected to a concentrated load.

Fig. 20 illustrates a similar change curve of the objective function value with increasing iteration times,
demonstrating the convergence of the IEFG method. Fig. 21 presents the optimization results during the
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iterative process, showing that the points progressively approach the goal of homogenization and continuity.
The final optimization results are clear and consistent with engineering practice.

3.0m

x]h

1.0m
"

5o IF et
Figure 18: Simply supported beam subjected to a concentrated load
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Figure 20: Change of minimum flexibility value for the IEFG method when f = 50%

The IEFG method achieves the same results as the EFG method. When comparing the computational
efficiency of the two methods under identical parameter settings, the CPU running time for the EFG method
is 973.28 s, while the CPU running time of the IEFG method is 917.51 s. It is shown that the IEFG method
reduces computational time, thereby enhancing the efficiency of the topology optimization process.

Similarly, Fig. 22 shows the stable variation of the volume fraction during the iterative process using the
IEFG method, further confirming its correctness and stability.
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Figure 21: Topology optimization results for the IEFG method when f = 50%
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Figure 22: Historical volume fraction for the IEFG method when f = 50%

4 Conclusions

From the analysis of the IEFG and the EFG methods in Tables 2 and 3 and Figs. 1-22, we can draw the
following conclusions:

(1) The IEFG and EFG methods yield identical topology optimization results with clear and distinct
structural configurations. Notably, neither method exhibits a grey unit or checkerboard phenomenon. These
studies confirm the feasibility of the IEFG method for solving topology optimization problems involving
orthotropic materials.

(2) As illustrated by the change in the minimum flexibility value with iteration time, the convergence
curve of the objective function exhibits a gradual decrease and stabilization during the topology optimization
process. This behavior indicates that the IEFG method proposed in this paper is convergent when applied to
the topology optimization problem of orthotropic materials for single-layer plates.

(3) Based on comparing computational time in four examples, the IEFG method demonstrates superior
speed to the EFG method. Consequently, the IEFG method proposed in this study efficiently solves the
topology optimization problems involving orthotropic materials for single-layer plates.

The limitations of this paper are primarily associated with the scope of the problems addressed. Specif-
ically, the current work focuses solely on the topology optimization of the simple single-layer anisotropic
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plate. The derivation of formulas and the algorithm implementation for more complex problems, such as
those involving multi-layered or non-linear materials, require further investigation. While the IEFG method
demonstrates significant computational efficiency for two-dimensional problems, its application to three-
dimensional problems remains limited and warrants additional research. Moreover, practical problems
involving complex boundaries and geometries also necessitate further exploration of the IEFG method.

In summary, applying the IEFG method for solving topology optimization of orthotropic materials has
demonstrated convergence, stability, and significant computational efficiency compared to the traditional
EFG method. The IEFG method effectively reduces CPU time, making it a promising approach for addressing
complex engineering problems.
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Acronyms

CPU Central processing unit

EFG Element-free Galerkin

FEM Finite element method

IMLS Improved moving least squares

IEFG Improved element-free Galerkin

MLS Moving least square

SIMP Solid isotropic microstructures with penalization
Appendix A

The following is to solve the objective function of SIMP using the adjoint analysis method. By
introducing the Lagrange multiplier method into the objective function, we can obtain a new equation as

c=FU-A"(RU-F), (A1)

where

K= f PEB'DBAQ + f O'SQdT, (A2)
Q ru

where A is an arbitrary real column vector. Sensitivity is defined as the derivative of the objective function to
the design variable; we can get the expression by adjoint analysis is

o = —. 00 7 oK~

ZoF AR, (A3)
aPz’ aPi aPz‘
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in order to simplify the calculation in Eq. (48), let A be equal to U. Thus we have
T -ATR=0. (A4)

Thus, Eq. (48) can be simplified as

2 - _ﬁTa_Kﬁ’ (A5)

api ap,

where

g_K _ [ ppP~ ©;B"DBAQ. (A6)
Pi Q

Therefore, the sensitivity analysis is finally converted into the derivative of the overall stiffness matrix
K to the design variable p;.
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